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Recently, learning scheduling problems have received increasing attention. However, the majority
of the research assume that the actual job processing time is a function of its position. This paper
deals with the single-machine scheduling problem with a sum-of-processing-time-based learning
effect. By the effect of sum-of-processing-time-based learning, we mean that the processing time of
a job is defined by total normal processing time of jobs in front of it in the sequence. We show that
the single-machine makespan problem remains polynomially solvable under the proposed model.
We show that the total completion time minimization problem for a > 1 remains polynomially
solvable under the proposed model. For the case of 0 < a < 1, we show that an optimal schedule of
the total completion time minimization problem is V-shaped with respect to normal job processing
times.
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1. Introduction

Scheduling problems are very important in the fields of manufacturing systems. Hence
numerous scheduling problems have been studied for many years. In the classical scheduling
theory, most research assumes that processing times of jobs are constant over the entire
planning horizon. However, in many realistic situations, the efficiency of the production
facility (e.g., a machine or a worker) improves continuously over time [1-4]. As a result, the
production time of a given product is shorter if it is scheduled (and so processed) later. The
processing times of jobs may be subject to change due to learning phenomena by Pinedo [5].

During the last few years, learning effect has attracted growing attention in the
scheduling community on account of its significance. There have been many attempts to
formulate learning effect in a quantitative form as a function of learning variables, called
a learning curve. Most of the concepts assume that the learning curve is a nonincreasing
function which depends on the jobs already performed. For a survey on learning curves, the
reader is refereed to Jaber and Bonney [6].
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Biskup [7] and Cheng and Wang [8] were one of the pioneers who brought the concept
of learning into the field of scheduling. Recently Biskup [9] discusses the questions why and
when learning effects in scheduling environments might occur and should be regarded from a
planning perspective. Afterwards he gives a concise overview on the literature on scheduling
with learning effects. He classifies the learning models in scheduling into two types, namely
position-based learning and sum-of-processing-times-based learning.

In the classical position-dependent learning effect model (Biskup [7]), the actual
processing time p;, of job J; when it is scheduled in the rth position in a processing sequence
is defined as pj, = p;jr?, where a is a nonpositive learning index and p; denotes the normal
processing time of job J;. Biskup [7] indicated that the learning effect has been observed in
numerous practical situations in different sectors of industry and for a variety of corporate
activities. He proposed a position-based learning model and showed that two single-machine
scheduling problems remain polynomially solvable. Since then, many researchers have paid
more attention on the relatively young but very vivid area. Mosheiov [10] found that under
Biskup’s learning effect model the optimal schedules for some classical scheduling problems
remain valid, but they require much greater computational effort to obtain. In addition, he
gave some counterexamples to show that the optimal schedules for scheduling problems
with learning effects may be different from those for the corresponding classical scheduling
problems. Many researchers have studied such a learning effect model and its variants
thereafter; a sample of these papers include [11-20].

Note that position-dependent learning effects neglect the processing times of the jobs
already processed. If human interactions have significant impacts during the processing
of jobs, the processing times will be added to the employees' experience and thus cause
learning effects. For situations like this it might be more appropriate to consider a time-
dependent learning effect [9]. Kuo and Yang [21] considered a sum-of-job-processing-times-
based learning effect model. They provided the optimal solution of the total completion time
problem. For more papers about this time-dependent learning effect model, the reader is
refereed to [22-27].

In this paper, we propose a sum-of-processing-time-based learning effect model where
the learning effect is expressed as a function of the normal processing times of jobs already
processed. This model is adopted from Cheng etal. [28] They consider some machine
scheduling problems with deteriorating jobs and learning effect. The actual processing time
of a job depends on not only the processing times of the jobs already processed but also
its scheduled position. They derive polynomial-time optimal solutions for the problems to
minimize makespan and total completion time in the single-machine case.

Specifically, we consider two single-machine scheduling problems with a sum-of-
processing-time-based learning effect. The objectives are to minimize the makespan and the
total completion time of all jobs, respectively. The rest of the paper is organized as follows.
In the next section, we give the problem description. In Section 3, we consider two single-
machine scheduling problems. The last section is the conclusion.

2. Problem Description

In this section, we first define the notation that is used throughout this paper, followed by
the description of the problem. There are n jobs ready to be processed on a single machine.
All jobs are available at time zero. Let p; denote the normal processing time of job j for j =
1,2,...,n. In addition, let p[,; denote the normal processing time of the job scheduled in the
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rth position in a job sequence. If job j is scheduled in the rth position in a sequence, then its
actual processing time is

po+ X5 P\
p=pi( =il 2.1)
Pj P]< po + 2121 pi

where py > 0 is a given parameter, a denotes the learning rate where a > 0 and X\, p = 0.
Under this learning effect model, the actual processing time of job j is affected by the previous
(r — 1) jobs. In the remaining part of the paper, all the problems considered will be denoted
using the three-field notation scheme «|f|y introduced by Graham et al. [29]

3. Single-Machine Scheduling Problems

First, we give two lemmas; they are useful for the following theorems. The proofs of the
lemmas can be obtained by differentiation.

Lemma 3.1. One has [1 - (1 + Ax)*] - A[1-(1+x)] >0ifA>1,x>0,0<a<1.
Lemma 3.2. One has [1 - (1+Ax)?] = A[1-(1+x)?]<0ifA>1,x>0,a>1.

Theorem 3.3. For the problem 1| pj, = pi((po + Xi= pu)/ (o + Zi 21))" | Conaes

(1) if 0 < a < 1, then an optimal schedule can be obtained by sequencing the jobs in non-
increasing order of p; (the longest processing time (LPT) rule).

(2) if a > 1, then an optimal schedule can be obtained by sequencing the jobs in nondecreasing
order of p; (the shortest processing time (SPT) rule).

Proof. The proof follows directly from the pairwise interchange analysis. Let o and ' be
two job schedules where the difference between or and 7' is a pairwise interchange of two
adjacent jobs J; and Jj, that is, & = [Sy, Ji, J;,S2], @' = [S1, ]}, Ji, S2], where Sy and S, are
partial sequences. Furthermore, we assume that there are r — 1 jobs in S;. Thus, J; and J; are
the rth and (r + 1)th jobs, respectively, in or. Likewise, J; and J; are scheduled in the rth and
the (r+1)th positions in or’. To further simplify the notation, let A denote the completion time
of the last job in S;. Under i, the completion times of jobs J; and J; are

r-1 a
Ci(r) = A+pi<p—0 DYE p[”> , 3.1)
po+ 2 P
r-1 a r-1 A\ 4
Ci(m) = A+ pi P Zl:rll Py, (Pt 2o Pt P (32)
po+ 2L i po+ 2 i

Under o', the completion times of jobs J; and J; are

po+ i p\”
Ci(m) = A+py( oot P (3.3)
! P]< Po+ 2L P >
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r-1 a r-1 A\ 4
Ci(or) = A+p; po+ 21;1 42U i po+ 25 f[l] *Pj . (3.4)
po+ 21 P po+ X pi

After taking the difference between (3.2) and (3.4), it is obtained that

po+ 3 p\” po+ 3 p+pi\
Ci(rr) - Ci(or) = r—~<———7——>+-< -
j (7') = (pi-pj) ot ST P\ s

(P Shrnte\
1 Po+ 3P

By substituting t = (po+ X2y pu)/ (Po+ Zita p1), A = pji/pi,w = pi/ (po+ XLy p1), and x = w/t
into (3.5), it is simplified to

(3.5)

Cj(r) - Ci(o") =pit*{[1 - (1 + Ax)?] —=A[1 - (1 +x)?]}. (3.6)

(1) Suppose p; < p;, then we have A > 1 and x > 0. From Lemma 3.1, we have C;(rr) -
Ci(or') > 0. This completes the proof of (1).

(2) From case (1) and Lemma 3.2, the result can be easily obtained. O

Theorem 3.4. The problem 1 | pj; = p;((po + Sitpm)/ o+ Siap))a>1] Y Cj, can be
solved optimally by sequencing jobs in nondecreasing order of pj (the SPT rule).

Proof. 1t is similar to the proof of Theorem 3.3 except what follows.
Suppose p; < pj, then

po+ S pi "\ m+3ILip
L po+ S pu +pi\”
1 po+ XL pi

By substituting t = (po + 312 piy)/ (Po+ Sty p1), A = pj/pi, w = pi/ (po+ Sy p1) and x = w/t
into the (3.7), it is simplified to

r-1 a r-1 \ 2
Ci(JZ')+C,'(JZ')—Ci(ﬂ")—cl'(yl'/)=2(pi—Pj)<p0+Zl_l p[”) + .<P0+Zl—1 p[l]+p1>

(3.7)

CI(JZ') + C](JZ') = Ci(JZ'/) = Cj(JT,) = pii‘a{l -1+ [1 = (1 + )Lx)“] = ./\.[1 = (1 + x)”] } (38)
Since A > 1, x > 0 and Lemma 3.2, (3.8) is nonpositive. Then we have
Ci(.ﬂ')+Cj(JZ') SCi(yr’) +C]~(7r’). (3.9)

This completes the proof. O
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However, in spite of increasing efforts to tackle the problem 1 | p;, =
pi((po + 3 pu)/ (po + S0, pl))a,O < a < 1| ¥Cj it cannot be solved optimally by
sequencing jobs in nondecreasing order of p; (the SPT rule) or by sequencing jobs in
nonincreasing order of p; (the LPT rule).

Example 3.5. n = 3, po =1, p1 = 1, p» = 2, p3 = 3, and the learning rate index a = 0.5. The
SPT sequence is { J1, J2, J3}, 2, C;(SPT) = 3.716. The LPT sequence is {3, J2, J1}, 2, C;(LPT) =
3.572. However, the optimal sequence is { J3, J1, J2}, 2, C;(OPT) = 3.569.

From Example 3.5, if 0 < a < 1, we know that the classical SPT rule or LPT rule cannot
give an optimal solution for the total completion time minimization problem. It remains an
open problem. Now, we prove that the problem 1 | p;, = p;((po+ Sitpm)/ (po+ S p))?,0 <
a < 1| X Cj, has animportant property, that is, the optimal schedule is V-shaped with respect
to the normal job processing times. Before the proof, we first present the definition of the
V-shaped policy.

Definition 3.6 (see [30]). Schedule is V-shaped with respect to normal job processing times if
jobs are arranged in descending order if they are placed before the job with the smallest p;
but in ascending order if placed after it.

Theorem 3.7. For the problem 1 | pj = p;((po + erz‘ll )/ (po+ XLy pl))a, 0<a<1]|XCjan
optimal schedule exists, which is V-shaped with respect to the normal job processing times.

Proof. Consider a schedule o with three consecutive jobs, J;, J;, and J;, that is, = =
[51,Ji, Jj, Jx, S2], where Sy and S, are partial sequences, such that p; > p; and p; > px. We
show that an interchange between J; and J; or between J; and Ji reduces the value of total
completion time. Let or; be the schedule obtained from o by interchanging J; and J;, that is,
ay = [S1,]j, Jis Jk, S2]- Similarly, let o, be the schedule obtained from o by interchanging J;
and J, thatis, s, = [Sy, Ji, Tk, Jjs S,]. Furthermore, we assume that there are r — 1 jobs in S;.
Thus, J;, J;, and Ji are the rth, (r + 1)th and (r + 2)th jobs, respectively, in or. Likewise, J;, J;,
and Jx(Ji, Jx and J;) are scheduled in the rth, (r + 1)th, and (r + 2)th positions in oy (o). To
further simplify the notation, let A denote the completion time of the last job in S;. Then the
contribution of the three jobs to the total completion time is

A(r) =3A +3p; 2 F
P < Po+ 2 pi po+ 2 Pi

po+ 12 pul + pi + pj
+ Pk 7 .
po+ XL i

po+ X7 Py > o, <P0 + 305 iy + Pi>

(3.10)

Similar expressions are easily obtained for sr1 and sr:

Po+er£11P[l]>a o _<PO+ZZ11PU] +Pj>a

A(ry) = 3A + 3p; - F
' m<m+2um po+ S pi

po+ S pu+pi+p\
+ pk n 7
Po + 21:1 pi
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po+ 307 Pl > 2o <P0 + 372 Py + Pi)

A(]Z'z) =3A+ 3P1<

po+Zlipi po+ S pi
o (P X5 P+ Pt P a.
! po+ XL pi
(3.11)
It follows that
po+ 3 p\” po+ S +pi\
A(or) = A(ry) = 3(p; - <—n> +2 < "
1 =3@i=pi) po+ Xy pr P\ " p+3iip
1 } (3.12)
o P2 2o P P
po+ XL pi
po+ i pn+pi\ po+ S pm+pi+p\
A(r) — A(m) = 2(pj - k< 0 + k< 0
E A TS v g po+ X P
. (3.13)
_.<m+2ﬁ%m+m+m>
! po+ i pi

Let A = p;/pi, t = (po+ 5 pm)/ (po+ Siy p1), w = pi/ (po + X1y p1), and x = w/t, then we
have A > 1 and x > 0. From (3.12) we have

A(r) — A(m)

i =3(1-A) +20(1 +x)% - 2(1 + Ax)“. (3.14)

Let ju = pj/p, s = (po+ X5 puy + pi)/ (po + Zity p1), © = pi/ (o + Ziy pr), and 6 = v/, then
we have p > 1 and 0 > 0. From (3.13) we have

A(or) - A(om2)

e = 2(u=1)+ (1+pu0)" - u(1+6)" (3.15)

Now, let A(or) — A(ar1) be negative; from (3.14) and Lemma 3.1, we have

3(1-A) +20(1+ %) —2(1+Ax)* <0
=21-D)+L1+0) -1 +)*+ (1 -M)+ A1 +x) - (1+L1x)* <0

3.16
—=2(1-0)+ A1 +2)"— (1+1x)? <0 (310

=2(u-1)-pu(1+6)"+ (1+pud)* > 0.

Hence we have A(xr) — A(r,) > 0.
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Now, let A(or) — A(arp) be negative; from (3.15) and Lemma 3.1, we have

2(u-1)—p(1+6)"+ (1+pud)* <0

=2u-1)-p(1+0)*+ (1 +pu0)* + (u-1) —pu(1+6)* + (1 +u0)“ <0 517
3.17
=3(u-1)-2u(1+0)" +2(1+u0)" <0

= 3(1-A) +20(1 +x)* = 2(1 + Ax)* > 0.

Hence we have A(xr) — A(orp) > 0.
We conclude that an optimal schedule exists, which is V-shaped with respect to the
normal job processing times. O

4. Conclusion

The main contribution of this paper is that we develop a learning effect model where the
actual job processing time is a function of jobs already processed. We show that the single-
machine makespan problem remains polynomially solvable under the proposed model.
We also show that the total completion time minimization problem for a > 1 remains
polynomially solvable under the proposed model. Moreover, for the case of 0 < a < 1,
we show that an optimal schedule of the total completion time minimization problem is
V-shaped with respect to normal job processing times. It is suggested that, for future research
to investigate this open problem, the sum-of-processing-time-based learning effect should be
considered in the context of other scheduling problems, including multimachine and job-
shops settings.

Acknowledgments

The authors are grateful to the editor and the two anonymous referees whose constructive
comments have led to a substantial improvement in the presentation of the paper. This paper
is supported by the SHKDCP (S30504) and the Innovation Fund Project for Graduate Student
of Shanghai (JWCXSL1001).

References

[1] T. P. Wright, “Factors affceting the cost of airplans,” Journal of Aeronaut Science, vol. 3, pp. 122-128,
1936.

[2] J. T. Ferndndez-Breis, D. Castellanos-Nieves, and R. Valencia-Garcia, “Measuring individual learning
performance in group work from a knowledge integration perspective,” Information Sciences, vol. 179,
no. 4, pp. 339-354, 2009.

[3] A. Janiak and R. Rudek, “Experience-based approach to scheduling problems with the learning
effect,” IEEE Transactions on Systems, Man, and Cybernetics, Part A, vol. 39, no. 2, pp. 344-357, 2009.

[4] J. H. Lee and S. H. Ha, “Recognizing yield patterns through hybrid applications of machine learning
techniques,” Information Sciences, vol. 179, no. 6, pp. 844-850, 2009.

[5] M. L. Pinedo, Scheduling: Theory, and Systems, Prentic-Hall, Upper Saddle River, NJ, USA, 2008.

[6] M. Y. Jaber and M. Bonney, “The economic manufacture/order quantity (EMQ/EOQ) and the
learning curve: past, present, and future,” International Journal of Production Economics, vol. 59, no.
1, pp. 93-102, 1999.



8 International Journal of Combinatorics

[7] D. Biskup, “Single-machine scheduling with learning considerations,” European Journal of Operational
Research, vol. 115, no. 1, pp. 173-178, 1999.
[8] T.C.E.Cheng and G. Wang, “Single machine scheduling with learning effect considerations,” Annals
of Operations Research, vol. 98, pp. 273-290, 2000.
[9] D. Biskup, “A state-of-the-art review on scheduling with learning effects,” European Journal of
Operational Research, vol. 188, no. 2, pp. 315-329, 2008.
[10] G. Mosheiov, “Scheduling problems with a learning effect,” European Journal of Operational Research,
vol. 132, no. 3, pp. 687-693, 2001.
[11] A.Bachman and A. Janiak, “Scheduling jobs with position-dependentprocessing times,” Journal of the
Operational Research Society, vol. 55, no. 3, pp. 257-264, 2004.
[12] P. Chen, C.-C. Wu, and W.-C. Lee, “A bi-criteria two-machine flowshop scheduling problem with a
learning effect,” Journal of the Operational Research Society, vol. 57, no. 9, pp. 1113-1125, 2006.
[13] M.-B. Cheng, S.-J. Sun, and Y. Yu, “A note on flow shop scheduling problems with a learning effect on
no-idle dominant machines,” Applied Mathematics and Computation, vol. 184, no. 2, pp. 945-949, 2007.
[14] W.-H. Kuo and D.-L. Yang, “Single-machine scheduling problems with time-dependent learning
effect,” Computers & Mathematics with Applications, vol. 53, no. 11, pp. 17331739, 2007.
[15] W.-C. Lee and C.-C. Wu, “Minimizing total completion time in a two-machine flowshop with a
learning effect,” International Journal of Production Economics, vol. 88, no. 1, pp. 85-93, 2004.
[16] W.-C. Lee, C.-C. Wu, and H.-J. Sung, “A bi-criterion single-machine scheduling problem with learning
considerations,” Acta Informatica, vol. 40, no. 4, pp. 303-315, 2004.
[17] B. M. T. Lin, “Complexity results for single-machine scheduling with positional learning effects,”
Journal of the Operational Research Society, vol. 58, no. 8, pp. 1099-1102, 2007.
[18] C.-C. Wu and W.-C. Lee, “Single-machine scheduling problems with a learning effect,” Applied
Mathematical Modelling, vol. 32, no. 7, pp. 1191-1197, 2008.
[19] C.-C.Wu, W.-C. Lee, and T. Chen, “Heuristic algorithms for solving the maximum lateness scheduling
problem with learning considerations,” Computers and Industrial Engineering, vol. 52, no. 1, pp. 124—
132, 2007.
[20] C.-C. Wu, W.-C. Lee, and W.-C. Wang, “A two-machine flowshop maximum tardiness scheduling
problem with a learning effect,” International Journal of Advanced Manufacturing Technology, vol. 31, no.
7-8, pp. 743-750, 2007.
[21] W.-H. Kuo and D.-L. Yang, “Minimizing the total completion time in a single-machine scheduling
problem with a time-dependent learning effect,” European Journal of Operational Research, vol. 174, no.
2, pp. 1184-1190, 2006.
[22] W.-H.Kuo and D.-L. Yang, “Single-machine group scheduling with a time-dependent learning effect,”
Computers and Operations Research, vol. 33, no. 8, pp. 2099-2112, 2006.
[23] J.-B. Wang, C. T. Ng, T. C. E. Cheng, and L. L. Liu, “Single-machine scheduling with a time-dependent
learning effect,” International Journal of Production Economics, vol. 111, no. 2, pp. 802-811, 2008.
[24] C.-C. Wu and W.-C. Lee, “A note on the total completion time problem in a permutation flowshop
with a learning effect,” European Journal of Operational Research, vol. 192, no. 1, pp. 343-347, 2009.
[25] C.-C. Wu and W.-C. Lee, “Single-machine and flowshop scheduling with a general learning effect
model,” Computers and Industrial Engineering, vol. 56, no. 4, pp. 1553-1558, 2009.
[26] Y. Yin, D. Xu, K. Sun, and H. Li, “Some scheduling problems with general position-dependent and
time-dependent learning effects,” Information Sciences, vol. 179, no. 14, pp. 24162425, 2009.
[27] X. G. Zhang and G. L. Yan, “Machine scheduling problems with a general learning effect,”
Mathematical and Computer Modelling, vol. 51, no. 1-2, pp. 84-90, 2010.
[28] T. C. E. Cheng, C.-C. Wu, and W.-C. Lee, “Some scheduling problems with deteriorating jobs and
learning effects,” Computers and Industrial Engineering, vol. 54, no. 4, pp. 972-982, 2008.
[29] R.L.Graham, E. L. Lawler, J. K. Lenstra, and A. H. G. Rinnooy Kan, “Optimization and approximation
in deterministic sequencing and scheduling: a survey,” Annals of Discrete Mathematics, vol. 5, pp. 287-
326, 1979.
[30] J.-B. Wang, L.-Y. Wang, D. Wang, X. Huang, and X.-R. Wang, “A note on single-machine total
completion time problem with general deteriorating function,” International Journal of Advanced
Manufacturing Technology, vol. 44, no. 11-12, pp. 1213-1218, 2009.



